CHAPTER 7

Quantitative Statistical Properties,
a class of 1-d examples

i @:@
\\\-;"(9 iven a Dynamical System it is in general very hard to study its er-
godic properties, especially if the goal is to have a quantitative understanding.
To make clear what is meant by a quantitative understanding and which type
of obstacles may prevent it, I devote this chapter to the study of a simple,
but highly non-trivial, class of examples: one dimensional smooth expanding

maps.

7.1 The problem

Recall from Examples 6.4.1 that a one dimensional smooth expanding map is
amap T € C?(T, T!) such that |[DT| > X > 1.

We know already that such maps have a unique absolutely continuous
invariant measure (see sections 6.4.1, 6.5.1 Expanding maps).

We would like first to understand other invariant measures in order to have
a clearer picture of which measurable Dynamical Systems can be associated to
the topological Dynamical System (T*,T). This is still at the qualitative level.
In addition, we would like to have tools to actually compute such invariant
measures with a given precision, and this is a first quantitative issue.

Next, we would like to study statistical properties more in depth. To this
end we will restrict to the case (T!, T, ), where u is the measure absolutely
continuous with respect to Lebesgue. The type of questions we would like to
address are

If we make repeated finite time and precision measurements, what do we
observe?

Remember that a measurement is represented by the evaluation of a func-
tion. The fact that the measurement has a finite precision correspond to the
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148 CHAPTER 7. QUANTITATIVE STATISTICAL PROPERTIES

fact that the function has some uniform regularity (otherwise we could iden-
tify the point with an arbitrary precision). The fact that the measure is made
for finite time means that we are able only to measure finite times averages.
In other words we would like to understand the behavior of

N—1
S ort
k=0
for large, but finite, N.

7.2 Invariant measures

Let M be the set of probability (Borel) measures on T!. We can then con-
sider the new Dynamical System (M,T”), where T'u(f) = po T for all
f € C°(TY,R). The invariant measures are the fixed points of 7", let us call
them Fix(T"). If u € Fix(T") then for each h € L>®(TY, ), h > 0, u(h) = 1,
we can consider the new probability measure defined by u,(f) = u(hf), for
all f € CO(T!,R). Note that

T 1 () = [u(hf o T < [hl eyl 10 T) = |hl oo oy u(l.£1)-

Hence T" 15, is absolutely continuous with respect to p and %}ﬁ“‘ € L*>®(u). We
can then define the operator £,, : L>°(T*, p) — L>(T*, ) by L,h := deh’.
Let {I;} be a partition in interval of T! such that T'|y, is invertible, T'(I;) =

T! and U;I; = T'. Call S; the inverse of the i-th branch of T. Then, setting
dT’unli
Pi = dp )

Tun(f) = 3 p(hlpfoT) =3 u(Ly(he Sif)oT)

=M< ZPihOSi f)-

Thus, setting p = >, p; o T'l;, we have
T’
fh Z(ph) 08; =: L,(h).

It follows that £,(1) = 1 and, for each h € L>(u), p(L,(h)) = T up(1) =
p(h).

Problem 7.1 Compute p and L,, in the case in which p is the unique in-
variant measure absolutely continuous with respect to Lebesgue.
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The relevant fact is that one has the following (partial) converse.

Lemma 7.2.1 For p € C° p > 0, let Ly(h)(x) := 3, cp1, p()h(y). If
there exists A\ € R, h € C°, h > 0, such that L,h = Ah, then there exists a
measure j € M such that p(L,f) = Mu(f) for all f € C° and there exists an
invariant measure absolutely continuous with respect to .

ProOOF. By continuity there exists v > 0 such that A > v > 0. Thus

L2 F] <y Floo Ll = X" 7 floo.

Hence, calling m the Lebesgue measure + Zz;é /\_k(L’p)k

- ‘m is a weakly com-
pact sequence. Accordingly the same arguments used in Krylov-Bogoliubov
Theorem 6.4.2 imply that there exists a measure p such that )\*lﬁg,u = [

Next, define v(f) := p(hf). Clearly v is a measure absolutely continuous

with respect to i, in addition

v(foT)=A"(Lou)(hf o T) = X' u(fL,R) = u(fh) = v(f).
O

7.3 Absolutely continuous invariant measure:
revisited

We have already seen that there exists a unique invariant measure with re-
spect to Lebesgue. Here we study this issue by a slightly different technique.
Although the main idea is always to study the spectrum of the transfer oper-
ator, it is interesting to see how this can be achieved in many different ways,
each way having its own advantages and disadvantages. Consider the transfer
operator

Lh(z):= Y |D,T|"h(y) (7.3.1)

yeT 1z

Problem 7.2 Show that if du = hdm, where m is the Lebesque measure,
then u(f oT) =m(fLh).

Problem 7.3 Show that, for each n € N,

Lrh(z) ==Y [D,T"|  h(y)

yeT "z

Notice that, since DT cannot be zero, then its sign is constant. We limit
ourselves, for simplicity, to the case DT > .
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Problem 7.4 Show that

iLl”h(x)

T S (D,T)72 (y) — DAT(D,T) >h(y)

yeT 1z
L((DT)"'n") — L(D*T(DT)"?h)

7.3.1 A functional analytic setting

Let us consider first the Sobolev space W' and the space L'.! Then, for
each h € LY(T!, m),

/\£h|dm§/ 1-£\h|dm:/ 1oT\h|dm:/ hldm  (7.3.2)
T Tt T T

that is £ is a bounded operator on L' and its norm is bounded by one.
In addition, remembering Exercise 7.2,

d
/1 | = Lhldm < A7 |A |11 + DI, (7.3.3)
T

where D := sup D?*T(DT)~2.
Problem 7.5 Iterate the (7.3.2), (7.3.3) and prove, for alln € N,

L7 < B
|£nh|W1,1 < /\_n|h‘wl,1 +B|]’L‘L1

where B=1+ (1 - \"H7!D.

Since Wi 1 controls the L> norm,? then we have that there exists C' > 0 such
that |£™1]|s < C for each n € N.

Using such a fact we can obtain similar inequalities in the Hilbert spaces
L? and W2, Indeed

el = [ wermyor < alss | [ emmorn| = s

[ / (ﬁ"h)?ﬁ"l} < CH il £7h o
T1

LFor an open set U C R, the spaces WP+4(U) are the completion of C> (U, C) with respect

1
to the norms [|f|%, + /|2 + -+ +[f®)|%,] 7. Note that they are all Banach spaces by
construction but the W22 are also Hilbert spaces (Exercise: write the scalar product).

2If f € C*°, then the mean value theorem asserts [ h = h(€) for some &. Then h(z) =
h(€) + f; K (z)dz. Thus |hleo < |h|p1 + |W |1 = |hlyy1,1. The result extends then to all

elements of W1 by a standard approximation argument.
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Which implies ||£"h||2 < Cz||h||2 for each n € N. Hence,
d n —n v /
I £kl < A" C2 R L2 + Dallh]l 2.

Iterating as before we have, for all n € N,

|[L"h|p2 < C|h|L2

_ (7.3.4)
LRz < AXNT"|h|lwiz + Blh|Le,

for some appropriate constants A, B, C depending only on the map T

To prove the existence of an invariant measure absolutely continuous with
respect to Lebesgue we can try to mimic the Krylov-Bogolubov approach, but
to do so we need a compactness result to substitute the weak compactness of
the unit ball of the dual of a Banach space. This takes us in a very interesting
detour in some fact of functional analysis.

7.3.2 Deeper in Functional analysis

Since we are on a circle it is a good idea to use Fourier series. For each
function h € C*°(T, C) let hy be its Fourier coefficients and define

(Aph)(z) = ) hype?™ik (7.3.5)

|k|<m

Clearly, for all m > 0,

h=Anlfe= > (= Y hal’ (k2K <m™ Y7 (W)

|k|>m |k|>m |k|>m (7.3.6)
<m0 [T < m 72l

Using the above fact we can prove.
Lemma 7.3.1 The unit ball of W'2 is (sequentially) compact in L>.

PROOF. Consider a sequence {h,,} C W2 |h,,|w1.2 < 1. Since A; are
all finite rank operators, {A;h,} for [ fixed are contained in a bounded finite
dimensional (hence compact) set, thus there exists a converging subsequence
for all [ while (7.3.6) shows that the sequences for fixed m are all conver-
gent. Using the usual diagonalization trick we can then extract a converging
subsequence. O

Consider now hy, := + ZZ;& LF1. By the above lemma {h,,} is relatively
compact and thus we can extract a subsequence {hy,, } converging in L?. Let
h. be the limit. Note that [ h, =1 for all n € N, thus h, # 0 and [ h, = 1.
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Problem 7.6 Show that Lh, = h, that is du := h.dm is an invariant mea-
sure absolutely continuous with respect to Lebesgue and with L? density.

Of course, at this point it is natural to ask if u is the only measure with
such a property or there exist others. To answer such a question we need
some more facts.

7.3.3 Even deeper in Functional analysis

Since we have to do it, let us do in the following general setting.
Consider two Banach space (B, || - ||) and (Bo, | - |) such that B C By and

i. |h| < k|| for all h € B,
ii. ifheBand |k =0, then h = 0.

ili.  There exists C' > 0 : for each € > 0 there exists a finite rank operator
A. € L(B,B) such that ||A.|| < C and |h — A h| < ¢||h]| for all h € B.3

In addition consider a bounded operator £ : By — By, constants A, B,C €
R,, and A > 1, such that

a. |[L* < CforallneN,
b. L(B)CB

c. ||£™h|| < AXNT"||h|| 4+ B|h| for all h € B and n € N.

In particular £ can be seen as a bounded operator on B.

Theorem 7.3.2 The spectral radius of the operator L € L(B,B) is bounded
by 1 while the essential spectral radius is bounded by A\~'.*

We can now prove our main result.

PrROOF OF THEOREM 7.3.2. The first assertion is a trivial consequence
of (¢), (a) and (i).

3In fact, this last property can be weakened to: The unit ball {h € B : |k < 1} is
relatively compact in Bg. We use the present stronger condition since, on the one hand, it
is true in all the applications we will be interested in and, on the other hand, drastically
simplifies the argument. Note also that, if one uses the Fredholm alternative for compact
operators rather than finite rank ones (Theorem D.0.1), then one can ask the A. to be
compact instead than finite rank making easier their construction in concrete cases.

4The definition of essential spectrum varies a bit from book to book. Here we call essen-
tial spectrum the complement, in the spectrum, of the isolated eigenvalues with associated
finite dimensional eigenspaces (which is also called the Fredholm spectrum).
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The second part is much deeper. Let £,, . := L™ A, clearly such an oper-
ator is finite rank, in addition

[£7%h =Ly hl| < AN [[(L=A)h|[+B[(1—-Ac)h| < A(1+C)A™"[|h[|+ Be]|h|.
By choosing € = A™™ we have that there exists C7 > 0 such that

L7 = Lnell < CLAT™.
For each z € C we can now write

1-2L=1—-2(L—Lps)) — 2Ly .

Since :
HZ(£ - E’ma)” < |Z|Cl)\_n < 5,
provided that |z| < Q—él)\”, Thus, given any z in the disk D,, := {|z| < ﬁ)\n}

the operator B(z) :=1 — 2(L — L, ) is invertible.” Hence
1—2L=(1-2L,.B(2)7") B(z) =: (1 — F(2))B(z).

By applying Fredholm analytic alternative (see Theorem D.0.1 for the state-
ment and proof in a special case sufficient for the present purposes) to F(z)
we have that the operator is either never invertible or not invertible only in
finitely many points in the disk D,,. Since for |z| < 1 we have (1 — 2£)~! =

Yoo o 2" L™, the first alternative cannot hold hence the Theorem follows. [

7.3.4 The harvest

We are finally in the position to use all the above result to gain a deep un-
derstanding of the properties of the Dynamical Systems under consideration.

Problem 7.7 Show that Theorem 7.5.2 implies that there exists o € (0,1),
{0k}, and L > 0 such that

p
L= €%y +R
k=1

where Ty, and R are operators on W2 such that g, Ilp, = d;x1lp, and
RIly, =1Ip, R = 0. Moreover |R"| < Lo™.(Hint: Read section 6 of the Third
Chapter of [ | and recall that the operator is power bounded to exclude
Jordan blocks.)

5Clearly B(2)7! = 0% ) [2(L£ — Ln,e)]™
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The above implies that

n—1 .
1 . IIy,, iff0=0;
Iy := lim — Z emithpk = 70 ! (7.3.7)
nreo n 0 otherwise.

Problem 7.8 Using equations (7.3.4) show that, for each h € L?
[ohllwr.z2 < Ol 2
(Hint: prove it first for h € W2 and then do a density argument).

Next, note that Exercise 7.6 implies that h, = Iyl # 0, that is one is in
the spectrum on £, this means that the spectral radius of L is one.
Accordingly, if IIgh = h we have h € W12 ¢ C° and®

n;—1
1 J
|h| = Mgh| < lim — Y £¥[h] = TIp|h| < |h|oh.
J—r00 15 =0

This means that all the eigenvectors of the peripheral spectrum are of the
form h = gh, with g € C°. Thus, if h; is an W2 orthonormal a base of the
eigenspace associated to an eigenvalue 6, then the eigenprojector must have

the form
Heh:Zhi/éi-h,

with ¢; € L? and [ £;h; = §;;. Hence IIpL = ¢TIy implies

ei‘)th/Ek~h:th/£k~£h:th/€koT~h.
k k k

That is €%¢;, = £}, o T. But then if we set fj, := l1h, € L?, we have
Lfr =YLl 0Th,) = el Lh, = ePlh, =€ [y,

By the above facts, this implies y fi, = fi € W12 that is £, € C°. But then
for each p € N we can set hy, := ¢} h, obtaining

Lh, = e"h,.

Since the the peripheral spectrum consists of finitely many eigenvalues it
follows that there must exist p € N such that p# = 0 mod 2x, that is the

6Remember that exercise 7.8 implies that the sequence in (7.3.7) converges in L?, ac-
cordingly there exists a subsequence that converges almost everywhere with respect to
Lebesgue.
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spectrum on the unit circle must be the union of finitely many cyclic groups.
In turn this implies that there exists p € N such that pf = 0 mod 27, hence
(7 = (¥ o T. But this implies that if we define the sets Ay :={z € T : |{7| <
L}, L € R, they are all invariant. So if xr, is the characteristic function of
the set Ap, then xr oT = xr and L(xrh+) = xrhs. We can thus produce
a lot of eigenvalues of £, but we know that such eigenvalues form a finite
dimensional space. The only possibility is that only finitely many of the Ay
are different. This is like saying that ¢; takes only finitely many values. But
EZ is a continuous function, so it must be constant. Hence £;, can assume only
p different values, thus, again by continuity, must be constant. Finally this
implies 8 = 0.

The conclusion is that one is the only eigenvalue on the unit circle and
that the associated eigenprojector has rank one. So one is a simple eigenvalue
and h, is the only invariant density for the map.

7.3.5 conclusions

If we have any probability measure v absolutely continuous with respect to
Lebesgue and with density h € W12, then setting du = h.dm, for each
@ € W2 we have

(o T") —v(poT)| = ’/M”(h = ha)| < llell2Co™[|h = hul12

where o is the largest eigenvalue of modulus smaller than one (or A~! is no
such eigenvalue exist).

Remark 7.3.3 The above means that the evolution of the present chaotic sys-
tem, if seen at the level of the absolutely continuous measures, becomes simply
a dynamics with an uniformly attracting fixed point, the simplest dynamics of
all!

7.4 General transfer operators

In the previous sections we have been very successful in studying the measure
absolutely continuous with respect to Lebesgue. We have seen in §7.2 (crf.
Lemma 7.2.1) that to study other invariant measures one has to analyze more
general transfer operators. Here we will restrict ourselves to studying

Loh = L(eh)

where L is the usual transfer operator. This are called transfer operators with
weight and g is sometime called the potential. We will consider first the case
of g : T — C and specialize to real potential later on.
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For convenience, and also for didactical purposes, we will use the Banach
spaces C! and C°. Hence, form now on, we will assume T' € C?(T!, T!) and
g € CY(TH, C).

The first step is to compute the powers of £, and study how they behave
with respect to derivation.

Problem 7.9 Show that, for each n € N, holds true
Lyh = L" [e9"h],
where g, = Z;ég oTk.
Problem 7.10 Show that for each n € N and h € C' holds true
i hl (Tn)//

ny __ n _ (gn)/
dx‘cgh - ‘CQ |:(Tn)/ [(Tn)/]Qh + (Tn)/h

Note that [£fhloc < [hleo Ly, 1. In addition,”

‘ (T")”(y) _ % Z;é T/(Tky)
[(T™) (y)]? [(T™) (y)]?
n—1 X n—1
T//(Tky) ’ ] |T”‘
S S T// Oo/\—n-i-k—i-l S o0
1;) (Tn=k) (Tky) kZ:O| | 1— )1
Analogously,
/ /
(9n)" | o 19'lc
(Tn)' | — 1—=x"1
The above inequalities imply
d n —n n n
‘dmﬁgh <A Lﬁ(g)\h/\ + Bﬁﬁ(g)\m. (7.4.8)

Which, taking the sup over z, yields

d
‘dxﬁgh

AT |00 Liygy L + Bilhloo Liyg) Ly
oo
Note that the above inequality implies that the spectral radius is bounded
1
by p = limp 0 || L5, 1l g0 While the essential spectral radius is bounded by
A~ !p. The reader should notice that for positive potentials the above bounds
are essentially sharp while for non positive, or complex, potential typically
there will be cancellations that induce a smaller spectral radius. To control
exactly such cancellations is, in general, a very hard problem.

"The quantity estimated here is usually called distortion. In fact, it measure how much
the maps distorts intervals.
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7.4.1 Real potential

In this section we will restrict to the case of g € C}(T!, R), i.e. real potentials.

If we define the cone C, :== {h € C* : h > 0 |V ()| < ah(z)}, then
equation (7.4.8), for h > 0, implies that, for each o € (0,A™1), £,C, C Co,
provided a > B(oc — A71)71.® We can then apply the theory of Appendix A
to conclude the following.

Lemma 7.4.1 For each real potential g € C*(T',R), the transfer operator L,
has the Perron-Frobenius property, i.e. it has a simple strictly positive maxi-
mal eigenvalue and all the other eigenvalues are strictly smaller in modulus.
In particular, the mazimal eigenvalue of L4, T € R, is analytic in 7.9

7.4.2 Variational principle

7.5 Limit Theorems

Given f € C',n e Nand a € Ry let

Agn(f) = {z eT! :

LS port@) - u(h)
k=0

> a} . (7.5.9)

By the ergodic theorem lim,,—,o t(Aq.n(f)) = 0. A natural question is:
Question 3 How large is m(Aq.n)?

Note that we can write %ZZ;& foTk(@) — u(f) = LS°02) foT*(x) where

~n
f = f—u(f). So we can reduce the question to the study of zero average
function. A more refined question could be.

Question 4 Does it exists a sequence {cy,} such that
1 n—1
— > foT*w)
C'”/ k=0

converges in some sense to a non zero finite object?

8Note that this cone is almost the same than the one in Example 6.5.1, more precisely
is its infinitesimal version.

9This follows from the fact that the maximal eigenvalue must always be simple and the
results in Appendix C.4.
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7.5.1 Large deviations. Upper bound
Note that it suffices to study the set

n—1
AL (f) = {meﬂrl LY FoTHa) — ulf +a) zo}.
k=0

since Aq . (f) = AL, (f)NAL, (=f). On the other hand, setting f=f—nlf),
for each A > 0 we have

AL () = ml{e : AZEITITE0 > 1) < om0 foT)

_ efn)\am(e)\ Sie foTk).

Accordingly,
m(AL,(f) < e ™ *m(L51) (7.5.10)

where we have defined the operator Lyg := L(eMg), £ being the Transfer
operator of the map T.
By Lemma 7.4.1 £, has a maximal eigenvalue ) depending analytically
on A. Hence by the same argument used in Lemma 7.2.1 there exists ¢ € R
such that
m(AaJr,n(f)) < efn()\aflnoo\)Jrc.

Since A has been chosen arbitrarily we have obtained
m(AL,(f)) < e I@te (7.5.11)

where I(a) := sup, g+ {A\a—Inay}. The problem is then reduced to studying
the function I(a) which is commonly called rate function. Note that I is not
necessarily finite. Indeed if a > || f||s0, then clearly m(Af,(f)) =0.

To better understand the rate function it is helpful to make a little digres-
sion into convex analysis.

Recall that a function f : R — R? is convex if for each z,y € R? and
t € [0,1] we have f(ty + (1 — t)z) < tf(y) + (1 —¢)f(z) (if the inequality is
everywhere strict, then the function is stricly conver.

Problem 7.11 Show that if f € C*(R%R), then f is convex iff % is a
positive matriz.'? Give a condition for strict convexity.

Problem 7.12 If a function f : D C R? = R, D convez,'' is conver and
bounded, then it is continuous.

10A matrix A € GL(R,d) is called positive if AT = A and (v, Av) > 0 for each v € R?,
L A set D is convex if, for all z,y € D and t € [0, 1], olds true ty + (1 — t)z € D.
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Given a function f : R? — R let us define its Legendre transform as

fH(@) = sup {(z,y) - f(y)} (7.5.12)

yEeR
Remark that f* can take the value +oo.

Problem 7.13 Prove that f* is convex.
Problem 7.14 Prove that f** < f.

Problem 7.15 Prove that is f € C2(R?, R) is strictly conver, then the func-
tion h(y) := g—g(y) is invertible and f* is strictly conver. Moreover, calling g
the inverse function of h, we have

fr(@) = (,9(x)) = fog(x)
Problem 7.16 Show that if f € C? is strictly convez, then f** = f.

Problem 7.17 Show that, for each z,y € R, (x,y) < f*(z) + f(y), (Young
inequality).

From the above discussion it follows that the rate function is defined
very similarly to the Legendre transform of the logarithm of the maximal
eigenvalue, which is commonly called pressure of f In fact, setting I(a) =
maxer(Aa — In o)) we will se that, for a > 0, I(a) = I(a). Unfortunately, to
see that the rate function is exactly a Legendre transform takes some work.
Let us start by studying the function a.

Lemma 7.5.1 There exists continuous functions Cy > 0 and px € (0,1) such
that, for A <0, Lx = anIly 4+ Qx, ILQx = QuIIy =0, [|Q}[lcr < CapRak.
Also TIx(g) = hala(g), €x(hx) =1, €x(R)) = 0. In addition, px(-) == €x(hy -)
is an tnvariant probability measure. Moreover everything is analytic in \.

PROOF. As we have seen, there exists hy € C! and a measure £, both
analytic in A, such that the projection on the maximal eigenvalue of L reads
I\ (h) = hx€x(h). Obviously

,C)\h)\ :Oz)\h)\, (7513)

and ag = 1, hgp = h and {5 = m. Notice that h) and ¢, are not uniquely
defined: by II3 = II, follows £5(hy) = 1 but one normalization can be chosen
freely.

Problem 7.18 Show that the normalization of £y, hy can be chosen so that
Ox(hy) =0.
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0

Lemma 7.5.2 The functions «) and Inay are convex. Moreover,

PRrOOF. Note that

/
—lnay = 222 (7.5.14)

thus the convexity of In ) implies the convexity of a.
In view of the above fact we can differentiate (7.5.13) obtaining

,C/)\h)\ + E)JLS\ = O/)\h)\ + OéAh’A. (7.5.15)
Applying ¢, yields

d;% = OZ)\E)\(fh)\)) = Oé)\u)\(f). (7516)

Thus «of, = 0. Note that, as claimed,

Stnan| < () < |fle:

d
‘lna,\

Differentiating again yields
dPay, A2 ) 3
e = axpn(f)” +axti(fgha) + axtx(fh)). (7.5.17)
On the other hand, from (7.5.15) we have
(Lax — L)k = LA(faha),

where fy = f — ,u>\(f). Since, by construction, IIyhy = II\(frha) = 0, the
above equation can be studied in the space V, = (1 —H)\)C1 in which Tay—Ly
is invertible.

Setting /j)\ = a;\lL’)\, we have

A= (1= Ly) (). (7.5.18)
Doing similar considerations on the equation (L) = axfx(g), we obtain

ol = anpia(F)? + anla(fa (L — £2)7H (L + £3)(Fha)

= ana () + o Y (AL + L) (Frh))

n=1

(7.5.19)

/2 [e'S) .
- (O;j\,\) * HA(f§)+2Z£A(f>\£K(fAhA)) Q).

n=1
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Finally, notice that
AL (Faha)) = OA(LE(fa 0 T frha)) = pa(fa o T 1)

and
1 n—1 ‘
nlbn;o nNA [Z fAOTk :nILH;OEkZOuA(fAOkaAOTJ)
J=
2 n—1
= m(f3) + Jim ;(n — k)ua(fao T*fr)
A +2D ia(froTH ).
k=1
(7.5.20)
The above two facts and equations (7.5.14), (7.5.19) yield
n—1 2
d21 ~ fim > hoTh >0 (7.5.21)
axe PO TR I A = -
g

Note that equation (7.5.16) implies oy = 0, hence oy > 0 for A > 0. Since
the maximum of Aa — Incy is taken either at axa = ) or at infinity (if

aly -
a > Supysq o), it follows that
I(a) = sup(ha — Inay) = sup(ha — Inay) = I(a)
A>0 A
as announced. In fact, more can be said.
Lemma 7.5.3 FEither the rate function I is strictly convex, or there exists
BER,peC” such that f —B=¢—¢poT.

PROOF. By Problem 7.15 it suffices to prove that In «) is strictly convex.
On the other hand equations (7.5.14) and (7.5.21) imply that if the second
derivative of In «v), is zero for some A, then

n—1 2
[Zf,\OTk [ +2Z M,\ (faoT" fr)
k=0
n—1
= —ZHZKA PLX(Fr ) =2 ROA(ALE (i) — aapa(f)?
k=n k=1

npy + Z k/%\}
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Accordingly, the sequence Ez;é froT* is bounded in L2(T!, ) and hence

weakly compact. Let Zzg)l froT* a weakly convergent subsequence,'? that
is there exists ¢, € L? such that for each ¢ € L? holds

nj—l

Jim pa(e Y faoTh) = palpen).
k=0

It follows that, for each ¢ € C',
njfl
A(Plfs = ox + @ o T1) = palpfs) + lim > malpfroTH! —pfy o TF)
k=0
= lim pa(pfroT™) = lim Oy (fALY (ha))
j—o0 j—oo
= pa(@)pa(fr) = 0.
thus, since C! is dense in L?, it follows
f)\ = (b/\ — gzﬁ)\ e} T, M) — a.S. (7522)

A function with the above property is called a coboundary, in this case an L?
coboundary since we know only that ¢y € L?(T,uy). In fact, this it is not
not enough to conclude the Lemma: we need to show, at least, that ¢, € C°.

First of all notice that, since for each § € R we have f) = ¢x + 5 — (¢ +
B) o T, we can assume without loss of generality py(¢x) = 0. But then

Lr(frhy) = La(prha) — daha = —(1 — L3)dx ha.

Hence
dx=h "1 — L)' La(fahy) €CL

O

Remark 7.5.4 The above result is quite sharp. Indeed, it shows that if I is
not strictly convez, then for each invariant measure v holds v(f) = 8 = u(f).
So it suffices to find two invariant measures for which the average of f differs
(for example the average on two periodic orbits) to infer that I is strictly
convet.

Problem 7.19 Set o := &”(0). Show that, for a small, I(a) = % + O(a?).
Show that if a > |f|s, then I(a) = +o00.

12Such a subsequence always exists | l.
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The above discussion allows to conclude
a2
m(AL,(f) < m(L5_h) < CezzntOlen),

Since similar arguments hold for the set A7 (—f), it follows that we have
an exponentially small probability to observe a deviation from the average.
Moreover, the expected size of a deviation is of order n*%, to see if this is
really the case we a lower bound.

7.5.2 Large deviations. Lower bound

Let I = (o, 8), fix ¢ € (O,ﬁ%a) and let us consider a A € R such that

pn(f) € (a+e,8—c)=1I. Let S, = 32y foT*, then pur(S,) = nu(f)
and, by (7.5.20)

n—1 2
" [zfow—mm] <Cun,
k=0

where C) depends continuously by A. Thus, setting 4, ; = {z € T!

18, (z) € I},
n—1
(A7 1) < pa ({ > HroTH > Cn})
k=0 . )
Zf,\ oT*
k=0

<c Iy
It follows that there exists ny € N such that, for all n > ny, ur(4, 1) > %
We can then write

1
3 < g,\(AnJh)\) < C#e_(n+m) lna*ﬁ,\ (ﬁg\b-"_m(]l,qml)) . (7.5.23)

< Che 2L

To conclude we must analyse a bit the characteristic function of A,, ;. First of
all, notice that if |T%x — T*y| < ¢ for each k < n, then |T*x — Tky| < A\~"tke
for all k& < n. Accordingly, for each z € [z, y]
\D,T" — D, T"| < |D,T"| - (BE:;‘% |InDpy T=InDpy T| _ 1)
< DT Zizo " — 1) < Cy| D, T"|.
By a similar estimate follows |D,T" — D, T"| > C4x|D,T"| as well. Moreover,

n—1

|Sn(@) = Su@)| < D |flerCyA e < Cye.
k=0
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We can then write A, ; D U;J; D A, 5, where J; are disjoint intervals such
that |T™J;| < e. Choosing ¢ small enough it follow that the oscillation of .S,
on each Jj is smaller than ¢. Moreover

d
I taley = sw [ ot sw [ (DT oot 4 Bl
Ji

lploe<1 lploc<1 g, AT
< 2sup |D9ETn|_1 +B‘Jl| < C#|Jl|.
zeJ;

We can then continue our estimate started in (7.5.23),

1 —(n+m) In ayx+nAs+mC n+m
§§C#e (n+m) In ax+nAp+ #zl:g)\(LwL (]IJL))

= Cyem (EMIIMONEINIEMCY S 4 () (14 O(™))
l

< C#efn(ln Oél\i)\ﬁ)m(An,I)

)

where we have chosen m large but fixed. The above computations imply that,
for each L > 0,
m(Am]) Z CLG_JL(I)n

where Jr(I) = max{ <y, . u, (f)er.} Aa—Inay. Note that, if f is not a cobound-
ary and hence In ), is strictly convex, the maximum of A\3—In «), is attained at
some finite value, hence, for L large enough, Jp,(I) = SUD{ AR : iy (F)elo} A3 —

This must In a. This implies that
be fixed a

bit m(A(-;n) > Cf#e—J(a)n

where J(a) = supyy ., (f)>a} A@ — Inay.
The surprising fact is that the upper and lower bound are essentially the
same. To see this a little argument is needed.

7.5.3 Large deviations. Conclusions

In fact, it is possible to give a variational characterization of the rate function
in the spirit of general Large deviation theory | , , .

Lemma 7.5.5 Let My be the set of invariant probability measures invariant
with respect to T'. Then

I(a) = — sup ho(T) = J(a).
{veMr :v(f)>a}

PROOF. By section 7.4.2 we have that, for each v € Mr,Inay = sup, ¢y, {7 (T)+
A(f)} = hyuy (T) + Apa(f). Thus for each v € My such that v(f) > a, we

can write

1(a) < max{A(a — (1)) = h(T)}

ns —hy(T).
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On the other and

I(a) = il;po{/\(a = ia(f) = s (T) }-

If @ > sup px(f), then I(a) = +o00, otherwise let A, be such that uy, (f) = a,?
then
I(a) > —hy, (T) > - sup h, (T).
{veMr :v(f)>a}

Finally, since py and h,, depend smoothly from A,

J(a)= sup  Aa—Aux(f) — b (T) = I(a).
s ua(f)>a)

7.5.4 The Central Limit Theorem

We can now address the second question we have posed. From the above
discussion is clear that we must chose ¢, = Vn.
Let f € BV and set f := f — u(f), then

. ln—lA .
nangOE];)foT (x)=0 m— ae.

Let us set ¥, = —= Sv o foT* We can consider ¥,, a random variable

with distribution F,(t) := p({z : ¥,(z) < t}). It is well known that, for
each continuous function ¢ holds™

u(g(0,)) = / g()dF, (1)

where the integral is a Riemann-Stieltjes integral. It is thus clear that if we
can control the distribution F,,, we have a very sharp understanding of the
probability to have small deviations (of order y/n) from the limit. From the

13 Actually one must show that the sup is a max.
MIf g € Cé, then

[ oars == [ Fawg@ar=- [ at [ doxie a2 @90
R R R T!
Applying Fubini yields

/ gdFy = — / da / dix (v, o<y (@) (1) = — / dz / o (t)dt = / dag(V ().
R T1 R T1 U, (z) T1
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work in the previous section it follows that there exists § > 0 such that, for
each |\| < 6+v/n,

o2 \2

n

() = p(e™) = p(L ) mh) = (1 - +ONn~2 + p")| fllv)"

o2x2

=e T (1+ O +np")| fllsv).

(7.5.24)

The above quantity is called characteristic function of the random variable
and determines the distribution (at continuity points) via the formula

' A g—iah _ ,—ibA
Fu0) = Fala) = Jim 5 [ R v

as can be seen in any basic book of probability theory.'®
Formula (7.5.24) means in particular that
o222

lim m(eM) =e 2 =: p(N).
n—00

What can we infer from the above facts? First of all a simple computation

shows that
1

"o

1 2
e 202
\/EO'
a random variable with such a density is called a Gaussian random variable

with zero average and variance o. Accordingly, formula (7.5.24) can be inter-
preted by saying that there exists a Gaussian random variable G such that

g(t)

/ e M p(N)dX =
R

1n71A 1 N
ﬁZfoT’“rv%G(l—kO(n 2))

k=0

in distribution. But what does this means concretely. Actual estimates are
made difficult by the fact that the distribution under study not necessarily
have a density, thus we are Fourier transforming function that behave quite
badly at infinity. To overcome such a problem we can smoothen the quantities
involved.

151n the case when there exists a density, that is an L function f, such that F,(b) —
Fo(a) = f: fn(t)dt, then the formula above becomes simply

[ e enman,
R

and follows trivially by the inversion of the Fourier transform.

1

T or

fu(t)
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Let j € C*(R,Ry) such that [, j(t)dt =1, j(t) = j(—t), and j(t) = 0 for
all |t| > 1, for each & > 0 defined then j.(t) := e~ 1j(e71¢) and

Py () = / Jo(t — 5)Fo(s)ds. (7.5.25)
R
A simple computation shows that, for each a,b € R, holds
F,(b+e)—F,(a—¢)>F,.(b)—F,:(a) > F,(b—¢)— F,(a+¢)

that is: if the measurements have a precision worst than 2e, then F, . is as
good as Fj, to describe the resulting statistics. On the other hand calling ¢y,
the characteristic function associated to F,, o, holds ¢, .(\) = gpn()\)j’(s)\),
where j is the Fourier transform of j. Since now F,, ¢ is the law of a smooth
random variable it has a density f, . and

1

T or

fn,e (t) /]R 67“\7&(,071()\)5(6/\)6@\

since j is smooth it follows that there exists C' > 0 such that |j(\)| < C(1 +
A?)72. We can finally use formula (7.5.24) to obtain a quantitative estimate

1V . .
faclt) = = [ P (jENdA + O
2 —evn
1 s\/ﬁ I “ 3 1
= — e M\ F(EN)dN+ O(e™ 2 + n2)
2w —evn
)

=g(t) +Oe +e 073 +n7%) = g(t) + O(n~

Nl

provided we choose n":>e>n"b. Which, as announced, means that, if the
precision of the instrument is compatible with the statistics, the typical fluc-
tuations in measurements are of order ﬁ and Gaussian. This is well known

by sperimentalists who routinely assume that the result of a measurement is
distributed according to a Gaussian.'¢

7.6 Perturbation theory

To answer the questions posed at the beginning we need some perturbation
theorems. Few such results are available (e.g., see | L1 ] or | ]

16Note however that our proof holds in a very special case that has little to do with a
real experimental setting. To prove the analogous statement for a realistic experiment is a
completely different ball game.
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for a review), here we will follow mainly the theory developed in | , ]
adapted to the special cases at hand.

For simplicity let us work directly with the densities and in the case d = 1.
Then L is the transfer operator for the densities. We will start by considering
an abstract family of operators L. satisfying the following properties.

Condition 1 Consider a family of operators L. with the following properties

1. A uniform Lasota-Yorke inequality:

L2l By < AXNT"||hllBv + Blh|ps,  |LZh|ps < Clhlp

2. [Lh(z)dz = [ h(zx)dx ;
3. For L : BV — BV define the norm

L[| == sup [Lf]Lt,
IAll v <1

that is the norm of L as an operator from BV — L'. Then we require
that there exists D > 0 such that

£ — Le]|| < De.

Condition 1-(3) specifies in which sense the family £, can be considered
an approximation of the unperturbed operator £. Notice that the condition
is rather weak, in particular the distance between L. and L as operators on
BV can be always larger than 1. Such a notion of closeness is completely
inadequate to apply standard perturbation theory, to get some perturbations
results it is then necessary to drastically restrict the type of perturbations
allowed, this is done by Conditions 1-(1,2) which state that all the approxi-
mating operators enjoys properties very similar to the limiting one.!”

To state a precise result consider, for each operator L, the set

Vs (L) :={2€C||z| <rordist(z,0(L)) < d}.
Since the complement of Vj.(L) belongs to the resolvent of L it follows that
Hs, (L) :==sup{||(z— L) |pv | 2 € C\V5,-(L)} < o0.

By R(z) and R.(z) we will mean respectively (z — £)~! and (2 — £)~ 1.

17 Actually only Condition 1-(1) is needed in the following. Condition 1-(2) simply implies
that the eigenvalue one is common to all the operators. If 1-(2) is not assumed, then the
operator L. will always have one eigenvalue close to one, but the spectral radius could vary
slightly, see [ | for such a situation.
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Theorem 7.6.1 ([ 1) Consider a family of operators L. : BV — BV
satisfying Conditions 1. Let Hs, := Hg . (L); Vs := Vs, (L), 7> A7, 8 >0,
then, if € < e1(L,1,96), 0(L:) C Vs (L). In addition, if e < eq(L,r,0), there
exists a > 0 such that, for each z & Vs, holds true

1R(2) = Re(2)|I| < Ce®.

PRrROOF.'® To start with we collect some trivial, but very useful algebraic

identities.
For each operator L : BV — BV and n € Z holds

n—1
ST - D+ ) =1 (7.6.26)
i=0
R(2)(z — L.) + % i(z*lﬁ)i(ﬁe —L)+R(2)(zL)M(L - L) =1
1=0

(7.6.27)
(2= L) [Gne + (z7'L)"R(2)] =1 — (27 'Lo)" (L. — L)R(z)  (7.6.28)
[Gre+ (7L "R(2)] (2 — L) =1 — (271 L)"R(2) (L — L), (7.6.29)

where we have set Gy, o := < 2?2—01 (z71L.)%
Let us start applying the above formulae. For each h € BV and z € V5
holds

[(z7 L) (Le = L)R(2)hlpv < (PA)T"AI(Le — L)R(2)h] By + Tﬁn\(ﬁe — L)R(2)h| 1
< [(T)\)_nAQCl + B’I“_nD€]HT75

|hllsv < ||hllBV

Thus ||(271L)"(Le — L)R(2)||pv < 1 and the operator on the right hand
side of (7.6.28) can be inverted by the usual Neumann series. Accordingly,
(z — L.) has a well defined right inverse. Analogously,

1z L) R(2)(Le=L)hl| gy < (r\) T AIR(2)(Le=L)h|| gy +Br~"|R(2)(Le=L)h] 1.

This time to continue we need some informations on the L! norm of the
resolvent. Let g € BV, then equation (7.6.26) yields

n—1
1 B i B "
|R(z)g|L < ;Zl(z L) gl + | R(2) (271 L) gl By
=0
1
< — 1 H: A -n Hs Br—™ )
_T'"(l—r)|g|L + Hsr (T)‘) ||g||BV+ 5,r BT ‘Q‘L

<" (Hsp B+ (1=1)"Ylglp + Hsp ArN) ™" gl By

18This proof is simpler than the one in [ ], yet it gives worst bounds, although
sufficient for the present purposes.
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Substituting, we have

(27 L) R(2)(Le — L)h|| v < {(rA)""AH;,2C[1 + Br—"]

+ Br?"[Hs,. B+ (1 — 7)Y De}||h|lpv < 1,
again, provided ¢ is small enough and choosing n appropriately. Hence the
operator on the right hand side of (7.6.29) can be inverted, thereby providing
a left inverse for (z — £.). This implies that z does not belong to the spectrum

of L..
To investigate the second statement note that (7.6.27) implies

1 n—1

R() = Re(z) = 2 Y (7' L) (Le = L)Ra(2) = R(=)(z7'L)" (L = L)Re(2).
1=0

Accordingly, for each ¢ € BV holds
|R(2)¢—Re(2)lpr < {r™"(1=r)" e+ Hs, (M) "2AC) +Hs Be}| Re(2) || pv -
O

7.6.1 Deterministic stability

The L. are Perron-Frobenius (Transfer) operators of maps 7. which are C!'—
close to T, that is d¢1 (T, T) = € and such that de2(T.,T) < M, for some
fixed M > 0. In this case the uniform Lasota-Yorke inequality is trivial. On
the other hand, for all ¢ € C! holds

[t -2pe= [ 1ot~ por).

Now let ®(z) := (D, T)~ ! ij;:E

' (x) = —(D,T) ' D2T®(x) + DT (D, T) p(Tex) — o(Tx)

©(z)dz, since

follows
[tet-£ne= [ 18+ [ 1@D1) D2TBE)H(1-D,T.(D.T) e T0).
Given that |®|, < A7le|@loo and |1 — D, T.(D,T) o < A7 te, we have

/(ﬁsffﬁf)w < £ By A elooe + If AT (B + Delvloe < DI fllvelplo

By Lebesgue dominate convergence theorem we obtain the above inequality
for each ¢ € L*°, and taking the sup on such ¢ yields the wanted inequality.

|Lof — Lf|pr < D| fllBve.

We have thus seen that all the requirements in Condition 1 are satisfied. See
[ | for a more general setting including piecewise smooth maps.
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7.6.2 Stochastic stability

Next consider a set of maps {T,} depending on a parameter w € Q. In
addition assume that ) is a probability space and consider a measure P on
Q. Consider the process z,, = T, o--- 0T, xo where the w are i.i.d. random
variables distributed accordingly to P and let E,, be the expectation of such
process when zq is distributed according to p. Then, calling £, the transfer
operator associated to T,,, we have

B(f i) | 20) = £rfen) 1= | Lof(ea)Pldo).
Then if
|LohBy < ALt A|BY + Bulhlm
integrating yields
|Lph|py < EQ\;Y)|lBv + E(BL)|hL

And the operator £ p satisfy a Lasota-Yorke inequality provided that E(A~!) <
1 and E(B) < cc.
In addition, if for some map T and associated transfer operator L,

E(|Loh — Lh]) < elh|py

then we can apply perturbation theory and obtain stochastic stability.

7.6.3 Computability

If we want to compute the invariant measure and the rate of decay of correla-
tions, we can use the operator P, defined in (7.3.6) and define £, ,,, = P,L™.
By the estimates in Lemma 77 it follows

|Li.mh|pv < 4%6™ k| gy + Blh|p1.

We can then chose the smallest m so that 4%6™ = o < 1. Moreover, we also
saw that

|Lt.mh — Lh] < t7Hh|py.

So we are again in the realm of our perturbation theory and we have that the
finite dimensional operator L; ,, has spectrum close to the one of the transfer
operator. We can then obtain all the info we want by diagonalizing a matrix.
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7.6.4 Linear response

Linear response is a theory widely used by physicists. In essence it says the
follow: consider a one parameter family of systems Ty and the associated
(e.g.) invariant measures g, then, for a given observable f one want to study
the response of the system to a small change in s, and, not surprisingly, one
expects ps(f) = po(f) + sv(f) + o(s). That is one expects differentiability in
s. Yet differentiability is is not ensured by Theorem 7.6.1. Is it possible to
ensure conditions under which linear response holds? The answer is yes (for
example if holds if the maps are sufficiently smooth and the dependence on
the parameter is also smooth in an appropriate sense). To prove it one need
a sophistication of Theorem 7.6.1 that can be found in | ].

7.6.5 The hyperbolic case

One can wonder is the previous approach can be applied to uniformly hyper-
bolic systems and partially hyperbolic system. The answer is yes although
the work in this direction is still in progress and the price to pay is the need
to consider rather unusual functional spaces (space of anysotropic distribu-
tions). Just to give a vague idea let us look at a totally trivial example: toral
automorphisms.

Then one can consider the norms:

_7 |[?
1fllp.q == Z |fk|1+|<vs7k>‘p+q +1fol,

kez?\{0}

where fj are the Fourier coefficients of f and v* is the unit vector in the stable
direction. Then

£ . < Cillfllp.a:

N N (7.6.30)
I1£ f”p,q < Csp ||f||p,q + B”f”p—l,q—&-l-

we have thus the Lasota-Yorke inequality. Moreover on can easily check the

relative compactness of {||f||,,q < 1} with respect to the topology induced by

the norm || - ||p—1,4+1, hence our previous theory applies almost verbatim.
To have a more precise idea of what can be done, see | , ].

Hints to solving the Problems

7.18 Let £y, hy be analytic. Let us define z) = e~ Is ei(hé)di, define BA = z)hx
and /) = z;lf » and check that they are normalized as required.
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Notes

Large deviations are taken from Lai-Sang article and Keller book.

The stochastic stability is reasonably well understood (Cowienson) but
what about the smooth dependence from a parameter (linear response)?
Counterexamples in d = 1 but unknown in higher dimensions. The uniformly
hyperbolic case is well understood but not much is know on how to apply the
present ideas to the partially hyperbolic case and to the case of systems with
discontinuities, although a concentrated effort is taking place to extend the
theory in such directions.



APPENDIX A

Fixed Points Theorems
(an idiosincratic selection)

In this appendinx I provide some standard and less standard Fixed poins
theorems. These constitute a very partial introduction to the subject. The
choice of the topics if motivated by the needs of the previous chapters.

A.1 Banach Fixed Point Theorem

Theorem A.1.1 (Fixed point contraction) Given a Banach space B, a
bounded closed set A C B and a map K : A — B if

i) K(A) C A,

ii) there exists o € (0,1) such that ||K(v) — K(w)|| < ollv — w]|| for each
v,w € A,

then there exists a unique v, € A such that Kv, = v,.

PROOF. Since A is bounded sup,, ,c 4 [[z—y| = L < oo, i.e. it has a finite
diameter. Let ag € A and consider the sequence of points defined recursively
by an+1 = K(a,) and the sequence of sets A4g = A and 4,11 = K(A,) C A.
Let dy, := sup, ,ca, ||z — yl| be the diameter of A,. Then if z,y € A,, we
have

|K (@) = K@)|| < olla - y|| < ody.

That is d, 11 < od,, < o™ L. This means that, for each n,m € N, a,,a9 € A
and am, Gppm € A, hence ||aptm — am| < 0™L. That is {a,} C A is a
Cauchy sequence and, being B a Banach space, it must have an accumulation
point v, € B. Moreover since A is closed it must be v, € A. Clearly

|[Kvie — v = lim ||Kve — ay|| = lim ||Kve — Ka,—1]|
n— oo n— oo
< lim oljvs — ap—1|| = 0.
n— oo

195
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Hence, v, is a fixed point. Next, suppose there exist u € A, such that Ku = u.
Then
u— vl = [K(u—v)]| < ollu—vx*]

implies u = v. O

Corollary A.1.2 Given a Banach space B and a map K : B — B with the
property that there exists o € (0,1) such that || K (v) — K(w)|| < o|lv —w|| for
each v,w € B, then there exists a unique v, € B such that Kv, = v,.

PrOOF. To prove the theorem, for each L € R, consider the sets By, :=
fv e B: v <L} Then [|K(v)|| < [[K(v) = K(O)[ +[[K(0)] < ollv]| +
|K()]| < oL + ||[K(0)||. Thus, for each L > (1 — o)~} K(0)|| we have
that K(By) C Br. The existence follows by applying Theorem A.1.1. The
uniqueness follows by the same argument used at end of the proof of Theorem
A1l O

A.2 Hilbert metric and Birkhoff theorem

In this section we will see that the Banach fixed point theorem can produce
unexpected results if used with respect to an appropriate metric: projective
metric.

Projective metrics are widely used in geometry, not to mention the im-
portance of their generalizations (e.g. Kobayashi metrics) for the study of
complex manifolds [ ]. It is quite surprising that they play a major rdle
also in our situation, | ].

Here we limit ourselves to a few word on the Hilbert metric, a quite im-
portant tool in hyperbolic geometry.

A.2.1 Projective metrics

Let C' € R™ be a strictly convex compact set. For each two point z,y € C
consider the line £ = {Ax + (1 — Ay) | A € R} passing through = and y. Let
{u,v} = C N L and define

[l = ulllly = vl

O(z,y) = |In
[z = vlllly = vl

(the logarithm of the cross ratio). By remembering that the cross ratio is a
projective invariant and looking at Figure A.1 it is easy to check that © is
indeed a metric. Moreover the distance of an inner point from the boundary
is always infinite. One can also check that if the convex set is a disc then the
disc with the Hilbert metric is nothing else than the Poincaré disc.

1Remark that u, v can also be co.
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Figure A.1: Hilbert metric

The object that we will use in our subsequent discussion are not convex
sets but rather convex cones, yet their projectivization is a convex set and one
can define the Hilbert metric on it (whereby obtaining a semi-metric for the
original cone). It turns out that there exists a more algebraic way of defining
such a metric, which is easier to use in our context. Moreover, there exists
a simple connection between vector spaces with a convex cone and vector
lattices (in a vector lattice one can always consider the positive cone). This
justifies the next digression in lattice theory.?

Consider a topological vector space V with a partial ordering “=,” that is
a vector lattice.> We require the partial order to be “continuous,” i.e. given
{fn} eV nl;ngo fn=f,if f,, = g for each n, then f > g. We call such vector

lattices “integrally closed.” *

2For more details see | ], and | ] for an overview of the field.

3We are assuming the partial order to be well behaved with respect to the algebraic
structure: for each f, g€V f = g<= f—g = 0; foreach f € V, A € R"\{0} f = 0 =
Af = 0; foreach f € V f =0 and f <0 imply f =0 (antisymmetry of the order relation).

4To be precise, in the literature “integrally closed” is used in a weaker sense. First, V
does not need a topology. Second, it suffices that for {an} € R, an — «; f, g € V, if
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We define the closed convex cone ° C = {f € V| f #0, f = 0} (hereafter,
the term “closed cone” C will mean that CU{0} is closed), and the equivalence
relation “~7: f ~ g iff there exists A\ € RT\{0} such that f = \g. If we call C
the quotient of C with respect to ~, then C is a closed convex set. Conversely,
given a closed convex cone C C V, enjoying the property C N —C = (}, we can
define an order relation by

f2g < g—feCu{o}.

Henceforth, each time that we specify a convex cone we will assume the corre-
sponding order relation and vice versa. The reader must therefore be advised
that “<” will mean different things in different contexts.

It is then possible to define a projective metric © (Hilbert metric),® in C,
by the construction:

a(f, g) =sup{A e RT | Af < g}
B(f, g) =inf{u e R* | g X puf}

o(f, g) =log EE; gg]

where we take @ = 0 and 8 = oo if the corresponding sets are empty.
The relevance of the above metric in our coontex is due to the following
Theorem by Garrett Birkhoff.

Theorem A.2.1 Let Vi, and V5 be two integrally closed vector lattices; L :
Vi — Vo a linear map such that L(C1) C Ca, for two closed convexr cones
Ci € Vy and Co C Vo with C; N —=C; = 0. Let ©; be the Hilbert metric

corresponding to the cone C;. Setting A = sup Oa(f, g) we have
f,9€T(C1)

0u(c/. £g) < () 01(700)  VhgeC

(tanh(co) = 1).

PROOF. The proof is provided for the reader convenience.
Let f, g € C1, on the one hand if @« = 0 or § = oo, then the inequality is
obviously satisfied. On the other hand, if a # 0 and § # oo, then

01/, g) =In”

anf = g, then af > g. Here we will ignore these and other subtleties: our task is limited
to a brief account of the results relevant to the present context.

5Here, by “cone,” we mean any set such that, if f belongs to the set, then Af belongs
to it as well, for each A > 0.

6In fact, we define a semi-metric, since f ~ g = O(f, g) = 0. The metric that we
describe corresponds to the conventional Hilbert metric on C.
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where af =< g and Sf > g, since V; is integrally closed. Notice that a > 0,
and 8 > 0 since f = 0, g = 0. If A = oo, then the result follows from
alf X Lgand BLf = Lg. If A < oo, then, by hypothesis,

2 (L(g—af), LIBf —g) <A
which means that there exist A, 4 > 0 such that

M(g—af) = LBf—g)
pl(g —af) = L(Bf —g)

with In & < A. The previous inequalities imply

B+ A

-

14+ A LI =Ly
po+

—Lf = Lg.
1+pu f3Lg

Accordingly,
©1(f,9)
@Q(Lf,ﬁg)<ln(ﬁ+/\a)(1+u):lne + A 14+ A

R T 77y ) B A IR
A

:/el(f,g) wd§<®1(f 9)1_7;
. o

e + ) (e + p) <1+\ﬂ)2
< tanh (i) O1(f, g9).

O

Remark A.2.2 If £(C1) C Ca, then it follows that ©O2(Lf, Lg) < O1(f, g).
However, a uniform rate of contraction depends on the diameter of the image
being finite.

In particular, if an operator maps a convex cone strictly inside itself (in
the sense that the diameter of the image is finite), then it is a contraction in
the Hilbert metric. This implies the existence of a “positive” eigenfunction
(provided the cone is complete with respect to the Hilbert metric), and, with
some additional work, the existence of a gap in the spectrum of £ (see | ]
for details). The relevance of this theorem for the study of invariant measures
and their ergodic properties is obvious.

It is natural to wonder about the strength of the Hilbert metric compared
to other, more usual, metrics. While, in general, the answer depends on the
cone, it is nevertheless possible to state an interesting result.
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Lemma A.2.3 Let || -|| be a norm on the vector lattice V, and suppose that,
for each f, g€V,

—f=2g=f= Il =gl

Then, given f, g € C C 'V for which ||f| = |gll,
1f = gll < (249 — 1) |1 f].

ProoFr. We know that ©(f, g) = lng, where af =< g, 8f = g. This
implies that —g < 0 < af < g, i.e. ||g| > a||f|l, or @« < 1. In the same
manner it follows that § > 1. Hence,

g—[=(B-1)

-1 (B—a)f
g—f=(a—1) -

f=
fz-B-a)f

which implies

lo— Il < 8~ )7l < 2= = (209 1) 1),

(67

0

Many normed vector lattices satisfy the hypothesis of Lemma 1.3 (e.g.
Banach lattices”); nevertheless, we will see that some important examples
treated in this paper do not.

A.2.2 An application: Perron-Frobenius

Consider a matrix L : R™ — R" of all strictly positive elements: L;; > v > 0.
The Perron-Frobenius theorem states that there exists a unique eigenvector
vt such that v~ > 0, in addition the corresponding eigenvalue \ is simple,
maximal and positive. There quite a few proofs of this theorem a possible
one is based on Birkhoff theorem. Consider the cone C* = {v € R? | v; > 0},
then obviously LCT C CT. Moreover an explicit computation (see

Problem A.1 shows that
V;Wj

O(v,w) = Insup . (A.2.1)

ij VjWi

7A Banach lattice V is a vector lattice equipped with a norm satisfying the property
[I'1f] Il = IIf|l for each f € V, where |f| is the least upper bound of f and —f. For this
definition to make sense it is necessary to require that V is “directed,” i.e. any two elements
have an upper bound.
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Then, setting M = max;; L;;, it follows that

R
M

O(Lv, Lw) <2In— = A < 0.
v

We have then a contraction in the Hilbert metric and the result follows from
usual fixed points theorems. Note that, since ©(v, \v) = 0, for all A € RT,
the fixed point vy € R™ is only projective, that is Lv; = Avy for some A € R;
in other words, we have an eigenvalue.

Remark that L* satisfies the same conditions as L, thus there exists w™ €
C*, u € RY, such that L*w" = pw*t. Next, define p;(v) = |[(w*,v)| and
p2(v) = ||v]|. It is easy to check that they are two homogeneous forms of
degree one adapted to the cone.

In addition, if p1(v) = pa(v), then pi (L™v) = p1(L™w). Hence, by Lemma
A.2.3

IE" = Ll < (9EE" ) — 1) minf|[ L], |2 w] ]}
< KA" mind]| "0, | L"w]},

(A2.2)

for some constant K depending only on v, w. The estimate A.2.2 means that
all the vectors in the cone grow at the same rate. In fact, for all v € intC,

AL — AL < KA

Hence, lim,, oo A7"L"0 = v,

Finally, consider V; = {v € V | (w*,v) = 0}. Clearly LV; C V; and
Vi @ span{vy} = V. Let w € Vy, clearly there exists a € R* such that
avy +w € C,% thus

IL"w|| < || L™ (cvy +w) — aLl™vy || < LA™A™.

This immediately implies that L restricted to the subspace V; has spectral
radius less that AA. In other words, A is the maximal eigenvalue, it is simple
and any other eigenvalue must be smaller than AA. We have thus obtained
an estimate of the spectral gap between the first and the second eigenvalue.

Notes

For more details on Hilbert metrics see | |, and [ | for an overview
of the field.

8this is a special case of the general fat that any vector can be written as the linear
combination of two vectors belonging to the cone.



APPENDIX C

Perturbation Theory
(a super-fast introduction)

The following is really super condensate (although self-consistent). If you
want more details see | , ] in which you probably can find more
than you are looking for.

C.1 Bounded operators

In the following we will consider only separable Banach spaces, i.e. Banach
spaces that have a countable dense set.!

Given a Banch space B we can consider the set L(B,B) of the linear
bounded operators from B to itself. We can then introduce the norm || B|| =
sup <1 |1 Bv]-

Problem C.1 Show that (L(B,B), || -||) is a Banach space. That is that | - ||
s really a norm and that the space is complete with respect to such a norm.

Problem C.2 Show that the n x n matrices form a Banach Algebra.?
Problem C.3 Show that L(B,B) form a Banach algebra.’

To each A € L(B,B) are associated two important subspaces: the range
R(A) ={ve B : Jw e Bsuch that v = Aw} and the kernel N(A) = {v €
B : Av=0}.

1Recall that a Banach space is a complete normed vector space (in the following we will
consider vector spaces on the field of complex numbers), that is a normed vector space in
which all the Cauchy sequences have a limit in the space. Again, if you are uncomfortable
with Banach spaces, in the following read R? instead of B and matrices instead of operators,
but be aware that we have to develop the theory without the use of the determinant that,
in general, is not defined for operators on Banach spaces.

2A Banach Algebra A is a Banach space where it is defined the multiplications between
element with the usual properties of an algebra and, in addition, for each a,b € A holds
llabl| < llall - [I5]]-

The multiplication is given by the composition.

205
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Problem C.4 Prove, for each A € L(B,B), that N(A) is a closed linear
subspaces of B. Show that this is not necessarily the case for R(A) if B is not
finite dimensional.

An very special, but very important, class of operators are the projectors.
Definition C.1.1 An operator I1 € L(B, B) is called a projector iff 12 = II.

Note that if II is a projector, so is 1 — II. We have the following interesting

fact.

Lemma C.1.2 If1I € L(B, B) is a projector, then N(I) ® R(II) = B.
PRrROOF. If v € B, then v = ITv+ (1 — IT)v. Notice that R(1 —1IT) = N(II)

and R(II) = N(1 — II). Finally, if v € N(II) N R(II), then v = 0, which

concludes the proof. O

Another, more general, very important class of operators are the compact
ones.

Definition C.1.3 An operator K € L(B,B) is called compact iff for any
bounded set B the closure of K(B) is compact.

Remark C.1.4 Note that not all the linear operator on a Banach space are
bounded. For exzample consider the derivative acting on C*((0,1),R).

C.2 Functional calculus

First of all recall that all the Riemannian theory of integration works verbatim
for function f € C°(R, B), where B is a Banach space. We can thus talk of

integrals of the type f; f(t)dt.* Next, we can talk of analytic functions for
functions in C°(C,B): a function is analytic in an open region U C C iff at
each point zg € U there exists a neighborhood B 3 zy and elements {a,,} C B
such that

f(z)=> an(z—2)" Vz€B. (C.2.1)
n=0

Problem C.5 Show that if f € C°(C,B) is analytic in U C C, then given
any smooth closed curve v, contained in a sufficiently small disk in U, holds®

/ f(z)dz=0 (C.2.2)

4This is special case of the so called Bochner integral [ 1.

50f course, by f,y f(z)dz we mean that we have to consider any smooth parametrization
g : la,b] = C of v, g(a) = g(b), and then f,y f(2)dz = f;’f o g(t)g’(t)dt. Show that the
definition does not depend on the parametrization and that one can use piecewise smooth
parametrizations as well.
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Then show that the same hold for any piecewise smooth closed curve with
interior contained in U, provided U is simply connected.

Problem C.6 Show that if f € C°(C,B) is analytic in a simply connected
U C C, then given any smooth closed curve 7y, with interior contained con-
tained in U and having in its interior a point z, hods the formula

1

" 2mi

£(2) / (€ — =) f(e)de. (C2.3)

Problem C.7 Show that if f € C°(C,B) satisfies (C.2.3) for each smooth

closed curve in a simply connected open set U, then f is analytic in U.

C.3 Spectrum and resolvent

Given A € L(B,B) we define the resolvent, called p(A), as the set of the
z € C such that (21 — A) is invertible and the inverse belongs to L(5, B). The
spectrum of A, called o(A) is the complement of p(A) in C.

Problem C.8 Prove that, for each Banach space B and operator A € L(B,B),
if z € p(A), then there exists a neighborhood U of z such that (z1 — A)~! is
analytic in U.

From the above exercise follows that p(A) is open, hence o(A) is closed.

Problem C.9 Show that, for each A € L(B,B), o(A) # 0.
Problem C.10 Show that if Il € L(B, B) is a projector, then o(II) = {0,1}.

Up to now the theory for operators seems very similar to the one for
matrices. Yet, the spectrum for matrices is always given by a finite number
of points while the situation for operators can be very dfferenct.

Problem C.11 Consider the operator L : C°([0,1],C) — C°([0,1],C) defined
by
1 1
(£5)(x) = S1(2/2) + L F@/2+1/2).
Show that o(L) ={z € C : |z| <1}.

Problem C.12 Show that, if A € L(B,B) and p is any polynomial, then for
each n € N and smooth curve v C C, with o(A) in its interior,

p(A) = 5 [ P - ),

T 2mi
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Problem C.13 Show that, for each A € L(B,B) the limit
. il
H(A) = lim 47
exists.

The above limit is called the spectral radius of A.
Lemma C.3.1 For each A € L(B,B) holds true sup,c,a) 2| = 7(4).

PROOF. Since we can write
oo
(L—A) =z M- AT =Ty A,
n=0

and since the series converges if it converges in norm, from the usual criteria
for the convergence of a series follows sup,¢,(4)|2| < 7(A). Suppose now
that the inequality is strict, then there exists 0 < n < r(A) and a curve
v C {z€C : |z| <n} which contains o(A) in its interior. Then applying
Problem C.12 yields ||[A™|| < Cn™, which contradicts n < r(A). O

Note that if f(z) = > 7, fn2™ is an analytic function in all C (entire), then
we can define

FA) =" faA™
n=0

Problem C.14 Show that, if A € L(B,B) and f is an entire function, then
for each smooth curve v C C, with o(A) in its interior,

f(A) = % / f(2)(z1 — A)"Ydz.

In view of the above fact, the following definition is natural:

Definition C.3.2 For each A € L(B,B), f analytic in a region U containing
o(A), then for each smooth curve v C U, with o(A) in its interior, define

1
flA) = — / f(2)(z1 — A)~tdz. (C.3.4)
2mi J,
Problem C.15 Show that the above definition does not depend on the curve

.

Problem C.16 For each A € L(B,B) and functions f,g analytic on a do-
main D D o(A), show that f(A) + g(4) = (f + g)(A) and f(A)g(A) =
(f-9)(A).
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Problem C.17 In the hypotheses of the Definition C.5.2 show that f(c(A)) =
o(F(4)) and [f(A), 4] = 0.

Problem C.18 Consider f : C — C entire and A € L(B,B). Suppose that
{z€C : f(z) =0}Na(A) =0. Show that f(A) is invertible and f(A)~! =
F7HA).

Problem C.19 Let A € L(B,B). Suppose there exists a semi-line £, starting
from the origin, such that £ N o(A) = 0. Prove that it is possible to define an
operator In A such that ™4 = A.

Remark C.3.3 Note that not all the interesting functions can be constructed

_01 é) is such that A> = —1, thus it can
be interpreted as a square rooth of —1 but it cannot be obtained directly by a
formula of the type (C.3.4).

i such a way. In fact, A =

Problem C.20 Suppose that A € L(B,B) and 0(A) = BUC, BNC =),
suppose that the smooth closed curve v C p(A) contains B, but not C, in its
interior, prove that

1
Pg : —/(z]l —A)tdz
v

= omi

is a projector that does not depend on ~y.

Note that by Problem C.17 easily follows that PgA = APg. Hence,
AR(Pp) C R(Pg) and AN(Pg) C N(Pg). Thus B = R(Pg) & N(Pg) pro-

vides an invariant decomposition for A.

Problem C.21 In the hypotheses of Problem C.20, prove that A = Pg AP+
(1 — Pp)A(L - Pp).

Problem C.22 In the hypotheses of Problem C.20, prove that (P APg) =
B U {0}. Moreover, if dim(R(Pg)) = D < oo, then the cardinality of B is
<D.

C.4 Perturbations

Let us consider A, B € L(B,B) and the family of operators 4, := A+ vB.

Lemma C.4.1 For each § > 0 there exists vs € R such that, for all |v| < vs,
p(4,) D{z€C : d(z,0(A)) > d}.
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PROOF. Let d(z,0(A)) > 4, then
(21— A,) = (21— A) [1 —v(z1 — A)"'B] (C.4.5)

Now |[[(21 — A)~!B]|| is a continuous function in z outside o(A), moreover it
is bounded outside a ball of large enough radius, hence there exists Ms > 0
such that 3° ;. 4y (21 — A)7'B|| < Ms. Choosing vs = (2M;)~" yields
the result. 0

Suppose that z € C is an isolated point of o(A), that is there exists § > 0 such
that {z€ C : |z — 2| <d} N (0(A)\ {z}) = 0, then the above Lemma shows
that, for v small enough, {z € C : |z — Zz| < 4} still contains an isolated part
of the spectrum of o(A4,), let us call it B,, clearly By = {Z}.

Problem C.23 Let Pp, be defined as in Problem C.20. Prove that, for v
small enough, it is an analytic function of v.

Problem C.24 If P,Q are two projectors and |P—Q|| < 1, then dim(R(P)) =
dim(R(Q)).

The above two exercises imply that the dimension of the eigenspace R(Pg,)
is constant.

Next, we consider the case in which By consist of one point and dim(R(Pg,)) =
1, it follows that also B, must consist of only one point, let us set P, := Pg, .

Lemma C.4.2 If dim(R(Fy)) = 1, then A, has a unique eigenvalue z, in a
neighborhood of Z, zg = Z. In addition z, is an analytic function of v.

PROOF. From the previous exercises it follows that P, is a rank one
operator which depend analytically on v. In addition, since P, is a rank
one projector it must have the form P,w = v,/,(w), where ¢, € B'.° Then
zP, = P,A,P,. Next, setting a(v) := €o(P,vg) = £, (v0)lp(v,), we have
that a is analytic and a(0) = 1. Thus a # 0 in a neighborhood of zero and
2, = a(v) Yo(P,A,P,vp) is analytic in such a neighborhood. O

Problem C.25 If dim(R(P)) = 1, then there exists h, € B and £, € B’
such that P, f = h,L,(f) for each f € B. Prove that hy,¢, can be chosen to
be analytic functions of v.

Hence in the case of A € L(B,B) with an isolated simple’ eigenvalue z
we have that the corresponding eigenvalue z, of A, = A+ vB, B € L(B, B),
for v small enough, depend smoothly from v. In addition, using the notation

6By B’, the dual space, we mean the set of bounded linear functionals on B. Verify that
[£(w)]

weB lw[l

"That is with the associated eigenprojector of rank one.

is a Banach space with the norm |[£]| =
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of the previous Lemma, we can easily compute the derivative: differentiating
A, v, = z,v, with respect to v and then setting v = 0, yields

Buv + Avy = zjv + zvj).

But, for all w € B, Pw = vl(w), with {(Aw) = Z¢(w) and £(v) = 1, thus
applying £ to both sides of the above equation yields

2, = {(Bv).

Problem C.26 Compute vy.

Problem C.27 What does it happen if the eigenspace associated to Z is finite
dimensional, but with dimension strictly larger than one?

Hints to solving the Problems

C.1. The triangle inequality follows trivially from the triangle inequality of
the norm of B. To verify the completeness suppose that {B,} is a
Cauchy sequence in L(B, B). Then, for each v € B, {B,v} is a Cauchy
sequence in B, hence it has a limit, call it B(v). We have so defined
a function from B to teself. Show that such a function is linear and
bounded, hence it defines an element of L(B,B), which can easily be
verified to be the limit of {B,, }.

C.2. Use the norm ||A|| = sup,cgn %.

C.3. Use the same norm as in Problem C.2.

C.4. The first part is trivial. For the second one can consider the vector
space (> = {z € RY : % 2? < co}. Equipped with the norm
llz|l = /> jep @7 it is a Banach (actually Hilbert) space. Consider now
the vectors e; € £2 defined by (e;) = d;x and the operator (Az), = %xk
Then R(A) = {z € > : > 2 k*z} < oo}, which is dense in ¢ but
strictly smaller.

C.5. Check that the same argument used in the well known case B = C works
also here.

C.6. Check that the same argument used in the well known case B = C works
also here.

C.7. Check that the same argument used in the well known case B = C works
also here.
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C.8.

C.9.

C.10.
C.11.

C.12.
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Note that

(1= A) = (sl — A— (5= Q) = (o1 — A) [1 = (2 = ) (o1 — A4) ]
and that if ||(z — ¢)(21 — A)7!|| < 1 then the inverse of 1 — (z — {)(21 —
A)~tis given by >0 (2 —¢)"[(21 — A)~!]" (the Von Neumann series—
which really is just the geometric series).

If 0(A) = 0, then (21 — A)~ ! is an entire function, then the Von Neu-

mann series shows that (z1 — A)~t = 2711 — 271 A4)~! goes to zero for
large z, and then (C.2.3) shows that (z]l —A)~! = 0 which is impossible.

Verify that (21 —II)~! = 27! [1 — (z — 1)7'1I].

The idea is to look for eigenvalues by using Fourier series. Let f =
Y kez fre?™** and consider the equation £f = zf,

Z fkl {e'nika: + 67Tik::c+7rik:} — 5 kae%rikz
3 .

kEZ kEZ

Let us then restrict to the case in which faor41 = 0, then

Z f2ke27rik:w _ ZZ fke27rika:.

kEZ keZ

Thus we have a solution provided for = 2z f%, such conditions are satisfied
by any sequence of the type

o= P2 if k=2m,j €N
B 0 otherwise

for m € N. It remains to verify that 3 7% 27i2'% Lyelong to CO. This is
the case if the series is uniformly Convergent which happens for |z| < 1.
Thus all the points in {z € C : |z| < 1} are point spectrum of infinite
multiplicity. Since the spectrum is closed the statement of the Problem
follows.

Let p(z) = 2™, then

1
— [ 2"zl — A)tdz = A" +
2mi J., T

—A)ldz

Q\

n—1

:A”+Z2i/ ARG = AT

The statement for general polynomial follows trivially.
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C.14.

C.17.

C.19.

C.20.

C.21.

Approximate by polynomials.

For z & f(o(A)) it is well defined

_ L ~1 —1
K= o [ SO e =)
with v containing o(A) in its interior. By direct computation, using def-
inition C.3.2, one can verify that (z1 — f(A))K(z) = 1, thus o(f(A)) C
f(c(A)). On the other hand if, if f is not constant, then for each z € C
f(z)=f(&) = (2—=&)g(§). Hence, applying Definition C.3.2 and Problem
C.16 it follows f(z)1—f(A) = (z— A)g(A) which shows that if z € o(A),

then f(z) € 0(A) (otherwise (z — A) [g(A)(f(2)1 — f(A))~'] =1).

Since one can define the logarithm on C\ ¢, one can use Definition C.3.2
to define In A. It suffices to prove that if f : U — C and g : V — C, with
o(A) C U, f(U) CV, then g(f(A)) = go f(A). Whereby showing that
the definition C.3.2 is a reasonable one. Indeed, rememebring Problems
C.17, C.18,

1 —1
- / ()1 — £(A)dz

i L/ 9(2) fllfA)*ldzdg

- / F©)(EL ~ )7 dg = f o g(4).

9(f(A)) =

il
From this imediately follows ™4 = A.

The non dependence on + is obvious. A projector is characterized by
the property P2 = P. Thus

(z]l A7 - A)tdzdC¢

dz

71

di(z—¢) " [z —A) = (L —A4)7"].

Y2

If we have chosen v; in the interior of 7o, then (z — ¢)71(¢1 — A)~!
is analytic in the interior of 7;, hence the corresponding integral gives
zero. The other integral gives Pg, as announced.

Use the above decomposition and the fact that (1 — Pg) is a projector.
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C.22. The first part follows from the previous decomposition. Indeed, for z
large (by Neumann series)

(21 — A)~! = (21 — PgAPp)~ ' + (21 — (1 — Pg)A(1 — Pg))~".

Since the above functions are analytic in the respective resolvent sets
it follows that o(A4) C o(PgAPp)Uo((1 — Pg)A(1 — Pg)). Next, for
z € B, define the operator

K(2) - i/@—s)-l@n Ay de,

= omi

where 7 contains B, but no other part of the spectrum, in its interior. By
direct computation (using Fubini and the standard facts about residues
and integration of analytic functions) verify that

(Z]l — PBAPB)K(Z) = PB.

This implies that, for 2z # 0, (21 — PgAPg)(K(2) + 27 1(1 — Pp)) =1,
that is (21 — PgAPp)~! = K(z) + 27! (1 — Pg). Hence o(PgAPg) C
B U {0}. Since Pp has a kernel, zero must be in the spectrum. On the
other hand the same argument applied to 1 — Pp yields o((1—Pp)A)1 —
Pg)) c CU{0}, hence o(PgAPg) = BU{0}.

The second property follows from the fact that Pg APp, when restricted
to the space R(Pg) is described by a D x D matrix Ag and the equation
det(z1 —Ap) = 0 is a polynomial of degree D in z and hence has exactly
D solutions (counted with multiplicity).®

C.23. Use the representation in Problem C.20 and formula (C.4.5).

C.24. Note that Q(1 + P — Q) = QP, then Q = (1 — (Q — P))"*QP, hence
dim(R(P)) > dim(R(Q)), exchanging the role of P and @ the result
follows.

C.25. Note that ¢,(h,) = 1 since P, is a projector, hence they are unique
apart from a noralization factor. Then we can chose the normalization

8This is the real reason why spectral theory is done over the complex rather than the
real. You should be well aquatinted with the fact that a polynomial p of degree D has
D root over C but, in case you have forgotten, consider the following: first a polynomial
of degree larger than zero must have at least a root, otherwise ﬁ would be an entire
function and hence

1 2 1
p(z) roeo2m /0 p(z +ret?)
Let z1 be a root. By the Taylor expansion in z; follows the decomposition p(z) = (z —
z1)p1(z) where p1 has degree D — 1. The result follows by induction.
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£,(ho) = 1 for all v small enough. Thus P, f = h,, that is h,, is analytic.
Hence, for each g € B and v small, £, (¢g)¢o(h,) = €o(P,g), which implies
¢, analytic for v small.

C.27. Think hard.?

9 A good idea is to start by considering concrete examples, for instance

G Do) 1)l o)



APPENDIX D

Analytic Fredholm Theorem
(fine rank)

Here we give a proof of the Analytic Fredholm alternative in a special case.

Theorem D.0.1 (Analytic Fredholm theorem—finite rank)' Let D be
an open connected subset of C. Let F': C — L(B,B) be an analytic operator-
valued function such that F(z) is finite rank for each z € D. Then, one of
the following two alternatives holds true

o (1 — F(2))~! exists for no 2 € D

o (1 — F(2))7! ewists for all z € D\S where S is a discrete subset of D
(i.e. S has no limit points in D). In addition, if z € S, then 1 is an
eigenvalue for F(z) and the associated eigenspace has finite multiplicity.

PROOF. First of all notice that, for each zy € D there exists r > 0 such
that D,.(.y(20) ;== {2 € C : |z — 20| <7(20)} C D, and

sup  [|[F(z) = F(zo)] <
ZeDT(Zo)(ZO)

DN | =

Clearly if we can prove the theorem in each such disk we are done.? Note that

1-F(z) = (1= F(z0)(1 = [F(2) = F(20)])7") (1 = [F(2) = F(20)]).

IThe present proof is patterned after the proof of the Analytic Fredholm alternative for
compact operators (in Hilbert spaces) given in [ , Theorem VI.14]. There it is used the
fact that compact operators in Hilbert spaces can always be approximated by finite rank
ones. In fact the theorem holds also for compact operators in Banach spaces but the proof
is a bit more involved.

2In fact, consider any connected compact set K contained in D. Let us suppose that for
each 2o € K we have a disk D,.(.,)(20) in the theorem holds. Since the disks D,.(,y/2(20)
form a covering for K we can extract a finite cover. If the first alternative holds in one such
disk then, by connectness, it must hold on all K. Otherwise each SN DT(ZO)/Q(ZO), and
hence K NS, contains only finitely many points. The Theorem follows by the arbitrariness
of K.
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Thus the invertibility of 1 — F(z) in D,.(2¢) depends on the invertibility of 1 —
F(z0)(1—[F(2) = F(20)])~*. Let us set Fy(2) := F(z0)(1—[F(2)—F(20)])~!.
Let us start by looking at the equation

(1 — Fy(2))h = 0. (D.0.1)

Clearly if a solution exists, then h € Range(Fy(z)) = Range(F(zp)) := V.
Since Vj is finite dimensional there exists a basis {h;}}\, such that h =
>°; @ih;. On the other hand there exists an analytic matrix G(z) such that®

F()(Z)h = Z G(Z)”Ck]hl

Thus (D.0.1) is equivalent to
(1 -G(2)a=0,

where o 1= ().

The above equation can be satisfied only if det(1 — G(z)) = 0 but the
determinant is analytic hence it is either always zero or zero only at isolated
points.*

Suppose the determinant different from zero, and consider the equation

(1L - Fo(z))h=g.
Let us look for a solution of the type h =), a;h; + g. Substituting yields
a—G(za=4

where § := (f;) with Fy(z)g =: >, Bih;. Since the above equation admits a
solution, we have Range(1 — Fy(z)) = B, Thus we have an everywhere defined
inverse, hence bounded by the open mapping theorem.

We are thus left with the analysis of the situation z € S in the second
alternative. In such a case, there exists h such that (1 — F(z))h = 0, thus
one is an eigenvalue. On the other hand, if we apply the above facts to the
function ®(¢) := (~1F(2) analytic in the domain {¢ # 0} we note that the first
alternative cannot take place since for |¢| large enough 1 — ®(() is obviously

3To see the analyticity notice that we can construct linear functionals {¢;} on Vg such
that £;(h;) = d;; and then extend them to all B by the Hahn-Banach theorem. Accordingly,
G(z)ij == £;(Fo(z)h;), which is obviously analytic.

4The attentive reader has certainly noticed that this is the turning point of the theorem:
the discreteness of S is reduced to the discreteness of the zeroes of an appropriate analytic
function: a determinant. A moment thought will immediately explain the effort made by
many mathematicians to extend the notion of determinant (that is to define an analytic
function whose zeroes coincide with the spectrum of the operator) beyond the realm of
matrices (the so called Fredholm determinants).
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invertible. Hence, the spectrum of F(z) is discrete and can accumulate only
at zero. This means that there is a small neighborhood around one in which
F(2) has no other eigenvalues, we can thus surround one with a small circle
~ and consider the projector

e AR S M (SO R
=5 [ Fe)CH ¢~ Fe)

By standard functional calculus it follows that P is a projector and it clearly
projects on the eigenspace of the eigenvector one. But the last formula shows
that P must project on a subspace of the range of F(z), hence it must be
finite dimensional. 0



[AAGS]
[Aar97)

[Arn83]

[Arn99]

[Arn92]

[Bal00)]

[Bir57]

[Bir79)]

[BT07]
[BY93)]

[CC95]

[CH82]

[CL55]

[DS88)

Bibliography

V. I. Arnold and A. Avez. Ergodic problems of classical mechanics. Translated
from the French by A. Avez. W. A. Benjamin, Inc., New York-Amsterdam, 1968.

Jon Aaronson. An introduction to infinite ergodic theory, volume 50 of Mathe-
matical Surveys and Monographs. American Mathematical Society, 1997.

V. I. Arnold. Geometrical methods in the theory of ordinary differential equa-
tions, volume 250 of Grundlehren der Mathematischen Wissenschaften [Funda-
mental Principles of Mathematical Science]. Springer-Verlag, New York, 1983.
Translated from the Russian by Joseph Sziics, Translation edited by Mark Levi.

V. L. Arnold. Mathematical methods of classical mechanics, volume 60 of Grad-
uate Texts in Mathematics. Springer-Verlag, New York, 1997 Translated from
the 1974 Russian original by K. Vogtmann and A. Weinstein, Corrected reprint
of the second (1989) edition.

Vladimir I. Arnold. Ordinary differential equations. Springer Textbook. Springer-
Verlag, Berlin, 1992. Translated from the third Russian edition by Roger Cooke.

Viviane Baladi. Positive transfer operators and decay of correlations, volume 16
of Advanced Series in Nonlinear Dynamics. World Scientific Publishing Co. Inc.,
River Edge, NJ, 2000.

Garrett Birkhoff. Extensions of Jentzsch’s theorem. Trans. Amer. Math. Soc.,
85:219-227, 1957.

Garrett Birkhoff. Lattice theory, volume 25 of American Mathematical Society
Colloquium Publications. American Mathematical Society, Providence, R.I., third
edition, 1979.

Viviane Baladi and Masato Tsujii. Anisotropic Holder and Sobolev spaces for
hyperbolic diffeomorphisms. Ann. Inst. Fourier (Grenoble), 57(1):127-154, 2007.

Viviane Baladi and Lai-Sang Young. On the spectra of randomly perturbed
expanding maps. Comm. Math. Phys., 156:355-385, 1993.

Alessandra Celletti and Luigi Chierchia. A constructive theory of Lagrangian
tori and computer-assisted applications. In Dynamics reported, volume 4 of
Dynam. Report. Ezpositions Dynam. Systems (N.S.), pages 60-129. Springer,
Berlin, 1995.

Shui Nee Chow and Jack K. Hale. Methods of bifurcation theory, volume 251
of Grundlehren der Mathematischen Wissenschaften [Fundamental Principles of
Mathematical Science]. Springer-Verlag, New York, 1982.

Earl A. Coddington and Norman Levinson. Theory of ordinary differential equa-
tions. McGraw-Hill Book Company, Inc., New York-Toronto-London, 1955.

Nelson Dunford and Jacob T. Schwartz. Linear operators. Part I. Wiley Classics
Library. John Wiley & Sons Inc., New York, 1988. General theory, With the
assistance of William G. Bade and Robert G. Bartle, Reprint of the 1958 original,
A Wiley-Interscience Publication.

219



220

[DZ98]

[Euc78]

[Gal83]
[GLO6]

[Her83]

[Her86]

[HK95]
[Hop39]
[Hop40]

[HS74)

[IK00)

[Kat66)

[Kel82)
[Kif88]
[KL99]
[Livo5)]

[LL76)

[LLO1]

BIBLIOGRAPHY

Amir Dembo and Ofer Zeitouni. Large deviations techniques and applications,
volume 38 of Applications of Mathematics (New York). Springer-Verlag, New
York, second edition, 1998.

Euclide. Les éléments. I, 11 Editions du Centre National de la Recherche Sci-
entifique (CNRS), Paris, french edition, 1978. Translated from the Greek by
Georges J. Kayas.

Giovanni Gallavotti. The elements of mechanics. Texts and Monographs in
Physics. Springer-Verlag, New York, 1983. Translated from the Italian.

Sébastien Gouézel and Carlangelo Liverani. Banach spaces adapted to Anosov
systems. Ergodic Theory Dynam. Systems, 26:189-217, 2006.

Michael-R. Herman. Sur les courbes invariantes par les difféomorphismes de
lanneau. Vol. 1, volume 103 of Astérisque. Société Mathématique de France,
Paris, 1983. With an appendix by Albert Fathi, With an English summary.

Michael-R. Herman. Sur les courbes invariantes par les difféomorphismes de
Panneau. Vol. 2. Astérisque, (144):248, 1986. With a correction to: 1t On the
curves invariant under diffeomorphisms of the annulus, Vol. 1 (French) [Astérisque
No. 103-104, Soc. Math. France, Paris, 1983; MR0728564 (85m:58062)].

Boris Hasselblatt and Anatole Katok. Introduction to the modern theory of dy-
namical systems. Cambridge university press, 1995.

Eberhard Hopf. Statistik der geodatischen Linien in Mannigfaltigkeiten negativer
Kriimmung. Ber. Verh. Sdchs. Akad. Wiss. Leipzig, 91:261-304, 1939.

Eberhard Hopf. Statistik der Losungen geodéatischer Probleme vom unstabilen
Typus. II. Math. Ann., 117:590-608, 1940.

Morris W. Hirsch and Stephen Smale. Differential equations, dynamical systems,
and linear algebra. Academic Press [A subsidiary of Harcourt Brace Jovanovich,
Publishers], New York-London, 1974. Pure and Applied Mathematics, Vol. 60.

Alexander V. Isaev and Steven G. Krantz. Invariant distances and metrics in
complex analysis. Notices Amer. Math. Soc., 47(5):546-553, 2000.

Tosio Kato. Perturbation theory for linear operators. Die Grundlehren der mathe-
matischen Wissenschaften, Band 132. Springer-Verlag New York, Inc., New York,
1966.

Gerhard Keller. Stochastic stability in some chaotic dynamical systems. Monatsh.
Maith., 94(4):313-333, 1982.

Yuri Kifer. Random perturbations of dynamical systems, volume 16 of Progress
in Probability and Statistics. Birkhduser Boston Inc., Boston, MA, 1988.

Gerhard Keller and Carlangelo Liverani. Stability of the spectrum for transfer
operators. Ann. Scuola Norm. Sup. Pisa Cl. Sci. (4), 28(1):141-152, 1999.

Carlangelo Liverani. Decay of correlations. Ann. of Math. (2), 142(2):239-301,
1995.

L. D. Landau and E. M. Lifshitz. Course of theoretical physics. Vol. 1. Pergamon
Press, Oxford, third edition, 1976. Mechanics, Translated from the Russian by
J. B. Skyes and J. S. Bell.

Elliott H. Lieb and Michael Loss. Analysis, volume 14 of Graduate Studies in
Mathematics. American Mathematical Society, Providence, RI, second edition,
2001.



BIBLIOGRAPHY 221

[LMDO03] Carlangelo Liverani and Véronique Maume-Deschamps. Lasota-Yorke maps with

[Mos01]

[Nus88]

[NZ99]

[Poi87]

[PT93]

[Roh67]
[Roy88]

[RS80]

[Sied5]
[Str84]

[UvN47]

[Varg4]

[Yos95]

[Zi86]

holes: conditionally invariant probability measures and invariant probability mea-
sures on the survivor set. Ann. Inst. H. Poincaré Probab. Statist., 39(3):385-412,
2003.

Jirgen Moser. Stable and random motions in dynamical systems. Princeton
Landmarks in Mathematics. Princeton University Press, Princeton, NJ, 2001.
With special emphasis on celestial mechanics, Reprint of the 1973 original, With
a foreword by Philip J. Holmes.

Roger D. Nussbaum. Hilbert’s projective metric and iterated nonlinear maps.
Mem. Amer. Math. Soc., 75(391):iv+137, 1988.

Igor Nikolaev and Evgeny Zhuzhoma. Flows on 2-dimensional manifolds, vol-
ume 1705 of Lecture Notes in Mathematics. Springer-Verlag, Berlin, 1999. An
overview.

Henri Poincaré. Le Méthodes Nouvelles de la Mécanique Céleste, Tome I,11, III.
le grand clasiques Gauthier-Villards. Blanchard, Paris, 1987.

Jacob Palis and Floris Takens. Hyperbolicity and sensitive chaotic dynamics at
homoclinic bifurcations, volume 35 of Cambridge Studies in Advanced Mathe-
matics. Cambridge University Press, Cambridge, 1993. Fractal dimensions and
infinitely many attractors.

V. A. Rohlin. Lectures on the entropy theory of transformations with invariant
measure. Uspehi Mat. Nauk, 22(5 (137)):3-56, 1967.

H. L. Royden. Real analysis. Macmillan Publishing Company, New York, third
edition, 1988.

Michael Reed and Barry Simon. Methods of modern mathematical physics. I.
Academic Press Inc. [Harcourt Brace Jovanovich Publishers], New York, second
edition, 1980. Functional analysis.

Carl Ludwig Siegel. Note on the differential equations on the torus. Ann. of
Math. (2), 46:423-428, 1945.

D. W. Stroock. An introduction to the theory of large deviations. Universitext.
Springer-Verlag, New York, 1984.

S. M. Ulam and John von Neumann. On combination of stochastic and deter-
ministic processes. (preliminary report at the summer meeting in new haven).
Bull. Amer. Math.Soc., 53, 11:1120-1120, 1947.

S. R. S. Varadhan. Large deviations and applications, volume 46 of CBMS-NSF
Regional Conference Series in Applied Mathematics. Society for Industrial and
Applied Mathematics (STAM), Philadelphia, PA, 1984.

Kosaku Yosida. Functional analysis. Classics in Mathematics. Springer-Verlag,
Berlin, 1995. Reprint of the sixth (1980) edition.

Eberhard Zeidler. Nonlinear functional analysis and its applications. I. Springer-
Verlag, New York, 1986. Fixed-point theorems, Translated from the German by
Peter R. Wadsack.



